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A Numerical Analysis of the Nash Strategy for Weakly
Coupled Large-Scale Systems

Hiroaki Mukaidani

Abstract—This note discusses the feedback Nash equilibrium of linear
quadratic IV -player Nash games for infinite-horizon large-scale intercon-
nected systems. The asymptotic structure along with the uniqueness and
positive semidefiniteness of the solutions of the cross-coupled algebraic Ric-
cati equations (CAREs) is newly established via the Newton-Kantorovich
theorem. The main contribution of this study is the proposal of a new al-
gorithm for solving the CAREs. In order to improve the convergence rate
of the algorithm, Newton’s method is combined with a new decoupling al-
gorithm; it is shown that the proposed algorithm attains quadratic conver-
gence. Moreover, it is shown for the first time that solutions to the CAREs
can be obtained by solving the independent algebraic Lyapunov equation
(ALE) by using the reduced-order calculation.

Index Terms—Cross-coupled algebraic Riccati equations (CARE), fixed-
point algorithm, Nash games, Newton’s method, weakly coupled large-scale
systems.

1. INTRODUCTION

The stability analysis and control of large-scale systems has been ex-
tensively investigated (see, e.g., [1]). For example, these control prob-
lems can be illustrated by multiarea power systems [2], [3]. The control
problems of large-scale interconnected systems is parameterized by a
small weak coupling parameter =. This has been extensively studied in
(21, [3], [5].

The linear quadratic Nash games and their applications have been
widely investigated in many literatures (see, e.g., [9], [24] and the refer-
ences therein). In particular, the definition and standard results given in
[24] will be used for reference. There exist two different types of Nash
equilibria: a) open-loop equilibria and b) closed-loop no-memory and
feedback equilibria. The existence of open-loop Nash equilibria has
been studied in [16], [19], and [20] for both continuous and discrete
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time systems. Further, in the case of memoryless perfect-state infor-
mation structure, the asymptotic analysis of the linear feedback Nash
equilibria has also been investigated [21]-[23]. These researches have
focused on the analysis of the existence of Nash equilibria. Although
a numerical algorithm for solving the feedback Nash algebraic Riccati
equations has been presented, only a scalar feedback has been consid-
ered [23].

It is well known that in order to obtain Nash strategies, the cross-
coupled algebraic Riccati equations (CARE) must be solved. In [10],
a Newton-type algorithm for solving the CARE has been applied. A
variant of the classical eigenvector approach for solving the CARE of
the open-loop Nash games has also been studied in [16]. However, the
computing workspace for these techniques requires very large matrix
dimensions. Therefore, the reduction in the matrix dimensions poses
a crucial problem because the weakly coupled systems include nu-
merous subsystems. In contrast, in [4], the recursive algorithms have
been developed for solving the CARE of the weakly coupled systems.
Recently, an algorithm that is based on the Lyapunov iterations for
solving the CARE has been introduced [6], [7]. Although such algo-
rithms can be computed by using the dimension of each subsystem, the
convergence rate is given by the linear convergence. Moreover, there is
no proof of whether the abovementioned algorithms fail to converge in
the case of strongly coupled systems.

This note investigates the feedback Nash equilibrium of linear
quadratic N-player Nash games for infinite-horizon large-scale
interconnected systems by using Newton’s method. It should be
noted that this study considers the linear feedback strategy [18] with
memoryless perfect-state information structure [21]-[24]. This note
is an extension of [8] in the sense that the convergence criteria for ¢
is derived for the first time. Such a condition is derived by applying
the Newton—Kantorovich theorem. The Newton—Kantorovich theorem
plays an important role in showing that the uniqueness and positive
semidefiniteness of the convergence solutions are guaranteed in the
neighborhood of the initial conditions. Moreover, the asymptotic
structure of the solutions of the CARE is established without the
implicit function theorem. This note also proposes a new decoupling
algorithm for computing Newton’s iterations as another important
feature. As a result, a reduction in the computation is attained by using
the existing fixed-point algorithm [6], [7].

Notation: The notations used in this note are fairly standard. block
diag denotes the block diagonal matrix. The superscript 7" denotes the
matrix transpose. I,, denotes the n X n identity matrix. || - || denotes the
Euclidean norm for a matrix. vecM denotes the column vector of the
matrix M [15]. det M denotes the determinant of the matrix M . @ de-
notes the Kronecker product. 6;; denotes the Kronecker delta. ReAM
denotes the real part of the eigenvalue of the matrix M.

II. PROBLEM FORMULATION

Consider weakly coupled large-scale linear systems with NV players

N

i‘i('/?) = Aii:L’i('/T) + Bjiui(t) + = Z AL‘J':L'J'(f)

J=1.g#
N
+e Y Byui(t) wi(0)=2f, i=1,2....N (1)
J=1.37#
where z; € R"*,¢ = 1,2,..., N represent the ith state vectors.
w; € R™,i=1,2,..., N represent the i¢th control inputs. £ denotes

a small weak coupling parameter that connects the other subsystems.
Each player attempts to minimize its cost performance subject to (1) by
exploiting the available information in order to take the correct decision
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in accordance with the sought strategy. The cost performance for each
strategy subset is defined by

Ji(ug, ..., uN) = / [IT(t)QL'EI@) + ulT(t)R,zuL(t)
’ N
+e Z u,JT ()Riju;(t)| dt (2)
=155

Where R“ — le; > 0 € RV,ILZ'XWLZ’ Rz] — le; Z 0 € R‘mjxrnj,
2(t) == [ (07 ... an()T] € R",

1-5
e Q4 Q12 QN
T 1-5
) Q12 792 Q40 =QiaN
Qi@ = . . .
AL s =Ny,
eQan eQian TN QiN
J\T
X
>0€eR"" n:= E ni, i,j=1,2,...,N.
i—1
Let us define the following matrices:
[ A cA1o cAin
cAg Ao cAoN
Ae = . . .
LeAn1 eAn2 ANN
- 6,17511-B1l_
£ 7%2i By,
Bié =
L' =°Ni By,

It should be noted that the delta scaling represents the dominant por-
tion of the matrix B;. for each subsystem. This assumption is imposed
on the weak coupling structure. In other words, it is assumed that the
influence of the control input of each player on the subsystem is almost
negligible.

Using the abovementioned notations, the weakly coupled large-scale
linear systems (1) can be rewritten as

N
#(f) = Acw(t) + > Bjeuj(t) a(0) =2’

j=1

3)

The problem considered here requires the strategy space and informa-
tion structure available to the players to be specified. In this note, a full
state information structure is assumed and the number of players that
stabilize the constant linear feedback strategies is restricted. Thus, only
the controls w;(¢) of type

ui(t) = Kix(t), i=12,....N O]

are considered, where K. = (Ki.,..., Kn:) with ;. € R™ xn
belongs to the set

N
Ke = {(Iﬁg, ce Kno)|Ac + Z B;-K;. is stablo} . 5

j=1
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According to the feedback information structure, a set of equilibrium
strategies should be independent of the initial state. Furthermore, the
strategies should satisfy the typical equilibrium inequalities. A formal
definition is given here (see also, e.g., [23]).

Definition 1: The strategy set (u],...,u%) is a Nash equilibrium

strategy set if, for eachi = 1,..., N, the following inequality:

Ji(ul, .o un) < Ji(ul,..., L uN),

i=1.2,...

* *
Ui, Uiy Uiy, --

-
N (6)

holds, where ] (t) = K. 2(t) for all K. that satisfy

% ~k ok -k - -k -k -
(Kieyo..n Kno)y (Kioseo o, K0 Ko, K7y, Ky, ) € K.

The optimal linear feedback strategies for the Nash games are given
by

u(t)=—R;'BLPi.a(t), i=12,....N @)

where P;. are the positive—semidefinite solutions of the following
N-CAREs:

Fi(Pie,...,Pne.)
N N T
= P;. (4 - Z%m) + <4 - Zsjfpjs> P.
=1 i=1
N
+ Pi.SicPic + = Z Pij.GijePje + Qic =0 ®)
J=1,57#14

with . := Bi-R;;'BJ., Gij. :== Bj-R;'Ri;R;'B]..

It is well known that even if the problem is linear and quadratic, the
linearity of the closed-loop Nash solutions is not guaranteed [18]. It
should be noted that in this study, the strategies u} (t) are restricted as
the linear feedback strategies.

It should be noted that for the special problem that is considered
here, the specific strategy that relaxes the Nash strategy, which has been
studied in the previous few decades, is introduced by scaling the diag-
onal elements of the matrix Q;..

Since A. and S;. include =, the solution P;. of the CARE (8), if
it exists, must contain terms of the order . By taking this fact into
account, the solution P;. of the CARE (8) with the following structure
is considered [7], [11]:

617(571 Pl'l

£1%512 S15G1N
pT 16, R
elia e 7P ePan .
Pis = . S R -
_pT _pT 1—6;
ePin cloN £ TN PiN

Although the structure of P;. appears to be an assumption, it can be
easily proved by directly applying the implicit function theorem to (8).
The detailed proof is omitted here due to the limitation on the number
of pages. The following analysis requires a basic assumption.

Assumption 1: The triples (Aii, Bii, vVQi:), i = 1,2,..., N are
stabilizable and detectable.
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III. EXISTENCE OF A UNIQUE SOLUTION

First, in order to obtain Nash strategies, the asymptotic structure of
CARE (8) is established. By substituting matrices A., Sic, Gije, Qic,
and P;. into CARE (8), setting = = 0, and partitioning CARE (8), the
following reduced-order algebraic Riccati equations (AREs) are ob-
tained; here, P;;,i = 1,..., N are the limiting solutions of the CARE
®)ase — +0

PiAyi4+ AP = PiiSiuPi + Qi =0 9)
where S;; (= B,‘,iREIBiI;.

The limiting behavior of ;. when = — 40 is described by the
following lemma.

Lemma 1: (6], [7] Under Assumption 1, there exists a small ™ such
that for all ¢ € (0,0"), CARE (8) allows for a positive-semidefinite
solution P;%, which can be written as

Py: :P,*g :.f)z+()(€)

=block diag(0 --- P;; -+ 0) + O(e). (10)
Moreover, there exists a unique solution P;. of the CARE (8) in the
neighborhood of the solution P;.

Using the Newton—Kantorovich theorem [13], [14], which will be
presented later in this note, it is clear that there exists a small ¢ such
that for all ¢ € (0,0"), the CARE (8) has positive semidefinite solu-
tions within the limits of the sufficiency condition. Moreover, it should
be noted that the asymptotic structure of (10) can also be obtained by
applying the Newton—Kantorovich theorem.

Although it has been generally shown that there exist several solu-
tions to the CARE [16], it should be noted that for the weakly coupled
systems, both positive semidefiniteness and uniqueness of the solutions
are guaranteed as long as ¢ is small.

In order to obtain the optimal strategies, a useful algorithm that is
based on Newton’s method is given as follows:

N
(k+1) [ 4 . plk)
Pia (‘45 - ZS]EP]'E >
J=1
N T
+ <As _ ZSEP;:T)) Pi(sl-"-‘rﬂ _
=1

N N
— Z Pl-(f')Sng;fH)—l—e Z PffJ”“Gij@P;f)
J=1gi J=1gi

N N
+e Y PRGLPEY 4 S PYs PR

JE
J=1,j#1 J=1,5#1

N
Z P}:H)Sjg Pi(sk)

J=L g

N
+ Z p](Ck) Sifpz(:k) + pi(:) S‘iEP'(k')

&t ae

J=1,3#1
J\T
—e Y PPGPY +Qi-=0 (11a)
J=1.5#1
5]_6”Pi(1k) 5Pz‘(1ké) EP,:(fKr
YT _1—68;0 (k _p(k)
P EPL'(Q) et L ) ePyn
BT T _s, k
el i(& 2 Pz'(zll' CHS z'(N)
(11b)
N
A=A =) 5. PY. k=01, (11c)
=1
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with the initial conditions Pi(:) = P, =
block diag (0 --- P;; --- 0).

The new algorithm (11) can be constructed by setting Pz.(skﬂ) =
Pi(f) + APi(Ek) and ignoring the quadratic ()(AP}f)J‘AP}:)) term
(see, e.g., [17] in detail). Newton’s method is well known and it is
widely used to obtain solutions to algebraic equations; moreover, its
local convergence properties are well understood.

In order to establish the main result, the following fact must be con-
sidered.

Newton—Kantorovich  Theorem [13], [I4]: Assume that
F : R"™ — R" is differentiable on a convex set D. Suppose
that the inverse of map F' exists and moreover it is differentiable on
set D and that ||F'(x) — F'(y)|| < v||x — y]|| forall x,y € D.
Suppose that there is an x° € D such that |[F'(x*)™'|| < 3,
IF'(x°)""F(x°)| < nand 6 := Byn < 1/2. Assume that
Si={x:|x-x°| <t} CD,t = (1—-+/1-28)/37. Then,
Newton iterations x**' = x* — F'(x*)"'P(x*), k = 0,1,...,
are well defined and converge to a solution x* of Fi(x) = 0
in S. Moreover, the solution x* is unique in S n D, where
S:={x:|x=x"| <f} CD,t=(1+1=26)/37 and error
estimate is given by ||x* —x*|| < ((26)2" /2% 3~) = 2'=*(26)2" 1y,
kE=0,1,...

The main result for algorithm (11) is stated as follows.

Theorem 1: Under Assumption 1, there exists a small ¢* such that
forall = € (0,05"), Newton’s method (11) converges to the exact so-
lution of P;. at the same rate as that of the quadratic convergence;
here, P is positive semidefinite and A. — Z;\;l S ng](:) is stable.
Moreover, the convergence solutions attain a unique solution Pt of the
CARE (8) in the neighborhood of the initial condition Pi(f) =P.In
other words, the following conditions are satisfied:

o)
*)_p - _
[P0 -p.| < s =0l ()
N ,
Rel [A. =) 5. PP | =ReAA. <0 (12b)
Jj=1
where
N N N
7i=2eN = DY ISl 4223 3 (Gl
i=1 i=1 j=1,j%#i
—_ . —1
7= H [vF (PO, PO)]
OvecFy dvecFq
d(vecPy )T d(vecPyn )T
Vf(Plzv s aPJVE) =
dvecF N dvecF N
d(veckPy )T O(vecPn )T
Proof: Now, let us define a matrix function as follows:
J\T ;- .
Z(P) =P A=Y TV spTUTY
=2
N T
+ A=Y TV"TspTUTY | P - PSP
j=2
}\r . .
+2Y TUTVIPGPTUTY 4 0
Jj=2
=0 (13)
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where
0 0 0 L.
L., O 0 0
T.= | 0 In, 0 0
0 0 -« L., 0
P :=block diag(Pi. --- Py.)
A :=block diag(A. --- A.)
S :=block diag(Sic -++ Sne)
QN@)

Q :=block diag(Qq. ---

G> :=block diag (Gnie Gi2e Ga3e Gae Gase -+
G(v-1)ne)

Us :=block diag (G(x—_1)1- Gn2: Gisz Goas -+
GnosyN=1)e G(N=2)Ne)

Gn :=block diag (0215 G32e Gaze Gsae -+ -
Gnv-1)e Gine) .

Since the function Z(7) is continuous at any P, taking the partial
derivative of the function Z(P) with respect to 7 yields

iy OVecZ(P)
VEP) = d(vecP)T
N r
= <A -SSP - ZT(]_‘)TSPT(’_”> ® I
j=2

N T
+I: © (A -SsP-Y" T“”TSPT(“))

j=2

N
— ZT(]’fl)T (\'\Z)
J=2
l\r'

_ PTG=DT G\ o 7U=DT
; (PTU=TS) 0 TV
= . o .P (j_l))T
+< 7:22 (_/JT’T

+e z\: TU D g (Q’jPT(F“)T

j=2

(PTUVTS)

@ T(j_l)T

(14)

Thus, for any matrices X" and ) that belong to P, it is immediately
obtained from (14) that

IVE(X) = VD) < FIX = V. (15)
Moreover, using (14), it is easy to derive that
Jo - 0
VF (Pf?./ o pg)g) - Sl 406 a6
0 Jo
where
Jo =block diag(D11 --- Dan)
Dyi = (Au—SiPi)" @ I, + 1, ©(Ais — S Pi)" (17)
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Evidently, D;; := A;; — S;;D;; is nonsingular because the ARE
(9) has a positive semidefinite stabilizing solution under Assump-
tion 1. Therefore, the matrix in (16) is invertible for sufﬁc1ently
small . Consequently, 3 = ||[VT(PEE),....P$2)] | ex-
ists as a finite number that is independent of =. On the other
hand, since F; (PI(E), . .,Pﬁ?‘g) = O(e), there exists 7 such that

21 h
IVEPL . PO - IF(PD, .. P)= O,
where
‘F(PIE?""AR/VE) = [FI(P1€7"'7R/\/E)ﬂ'"ﬂfA,V(Plfﬂ"",R’Vi)]-
Thus, for a sufficiently small , there exists f such that § = )T

27! because of 7 = O(¢), EIEO |Gije|l < oo, and
N
lim ¥ = hm |:2(2N -1 Z [|S:e |

o i=1
- N N
+2e) 0 > (Gl

=1 =15

Using the Newton—Kantorovich theorem, the error estimate is given by

HP(“ (18)

Substituting 26 = O() into (18), (12a) holds.

Second, the uniqueness of the solution is discussed. Now, let us de-
fine 7 = (1/73)[1— /1 — 28]. Clearly, S = {P.. : |P.c — P|| <
t*} is in the convex set D. In the sequel, since || P;= — PZ-(EO) || = O(e)
holds for a small &, the uniqueness of P is guaranteed for a subset .S
by applying the Newton—Kantorovich theorem.

Since the remainder of the proofs for positive semidefiniteness and
stability are similar to the proof given in [6] and [7], they have been
omitted. |

The subject of this note is closely related to the result of [25]. From
this result, it is clear that for a small =, the considered game will have a
unique feedback Nash equilibrium. However, it will not be possible to
obtain a supremum ¢~ such that the game has a unique feedback Nash
equilibrium for all ¢ € (0,0").

It should be noted that no proof exists of whether the proposed algo-
rithm fails to converge for strongly coupled systems. In this note, the
convergence criteria for < is established for the first time. Such a con-
dition is derived from the Newton—Kantorovich theorem.

Corrollary 1: If the following inequality holds for any small param-
eter: £ = <o

PO

i
[Vf (PfB), .

N (o)
N N
[2(2N—1)Z||57,|+2"Z > NGl
=1 j=1,j#¢
<21 (19)

algorithm (11) guarantees quadratic convergence.
Proof: Since it is clear that this proof can be derived by applying
the Newton—Kantorovich theorem, it has been omitted. [ ]
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IV. A NUMERICAL ALGORITHM FOR SOLVING THE CARE

‘When the cross-coupled algebraic Lyapunov equation (CALE) (11a)
is solved, the existence of the cross-coupled term

N N
Z P(’“‘H )SjAP'(k) _ Z P(I')SJ PU-"'H)
je &t e i€ €t je
J=1,57#0 J=1,5#1
Z p(kJrl)ClJCP(/C) +e Z P(k) G,JEP(kJrl)

J=1,5#1 J=1,5#1

in CALE (11a) makes it difficult to solve this equation directly. Thus,
in order to avoid the cross-coupled term, a new decoupling algorithm
that is based on the fixed-point algorithm is established. Taking into
account the fact that S;. P,;(Ek) = O(2),¢ # j, let us consider CALE
(20) in its general form

N
XiAe + AT X 42 Y (ngrb]-s n <1>]TEX],3) UL =0,
J=1g#1
i=1,...,.N (20)
where
rel=ba X, X2 eXian
. X1, et X, eXion
SX,;[{]\r SX,E]\r 51_51‘VAY1ZN
i A11 61\12 EA]N
S.r’\'_)l Azz SA‘_?N
Ae = . .
LE An1 A2 Ann
[ ®n e®i10 c®iin
SO 0T =PioN
P, = . .
Le@int ePine PN
re!—hiyy U2 sUnn
UL, 21y, elian
Lris = .
5[ AN cUbn et TNy
It should be noted that
(k+1 - (k+1 -
P 5 x POV o X,
ZS P(k) - SjeP,;(gk) + sz]:P;i) = (C‘Qje
N
Z P(")S P(") + Z P(")S P(") Pi(:) SisPL'(;")
J=1,574 J=1,5#1

—c Z PGP 4+ Qi = Ui

J=15#1

where = represents the replacement.
Without loss of generality, the following condition is assumed for
CALE (20).
Asumption 2:

A11,..., AN are stable.
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Algorithm (21) for solving CALE (20) is given as follows:
X(n-&-]) ,\ + /\z’)((n-‘,-])
N
te Y (XB 42X D) 4T =0
J=Lg#i
i=1,....,N,n=0,1,... 21
where X" = 0,i = 1,...,N.

It should be noted that since (20) is modified as (21), the numerical
computation can be carried out independently for each solution. The
following theorem indicates the convergence of algorithm (21).

Theorem 2: Under Assumption 2, the fixed-point algorithm (21)
converges to an exact solution X;. with a rate of

X - x| = 06, 22)

Proof: The proof of Theorem 2 can be derived by using mathe-
matical induction. When n = 0 for algorithm (21), it is easy to verify
that the first-order approximations X;. corresponding to ¢ are _Y,;(g ),
Whenn = h, h > 2, it is assumed that

|x® - xic| = 06", 23)

By subtracting (20) from (21) and substituting % into 7, the following
equations hold:

(X7§:+1) - AC) Ao+ AY (X,(hﬂ) _ Xzs)

— e 3 [ Xl (xx,).

J=1,5#1
(24)
Using assumption (23), the following equations are satisfied:

(ij*” - Y) Ao+ AT (X,f:“) - X,-g) — 0", (25)

Since from Assumption 2, A;;,i = 1,2,..., N are stable, A. is stable.
Using the standard properties of the algebraic Lyapunov equation
(ALE) [12], it is easy to verify that

= 0", (26)

H X—(hﬂ)

Consequently, error (22) hold for all » € N. This completes the proof
of Theorem 2. |

When ALE (21) is solved, a large computational dimension 7 :=
Zf\: | 1 is required to be compared with the small computational di-
mensions n;,¢ = 1,..., N. Thus, in order to reduce the computational
dimension, a fixed-point algorithm can be applied (see, e.g., [6], [7]).

It is well known that it is very difficult to solve the CARE. For
example, in the case of Newton’s method, it is necessary to solve the
large linear equations that depend on the other iterative solutions. In
this study, the decoupling algorithm that combines Newton’s method
with the fixed-point algorithm has been provided for the first time in
order to avoid such a dependence. This novel idea is based on the
property of P;:H)S,;EP;) = O(z), where ¢ is a weakly coupled
perturbation parameter. As a result, since the iterative solutions
Pl(fﬂ), PZ(SH), . do not depend on other equations, each solution
can be solved independently.
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TABLE 1
CONVERGENCE CRITERIA FOR VARIOUS PARAMETERS
e=10e—01 |e=1.0e—02|ec=10e—03 | e=10e—-04 | e =1.0e — 05 |c = 1.0e — 06| ¢ = 1.0e — 07
O(c) | 2.5314e 405 | 1.7548¢ 4 04 | 1.8337¢ + 03 | 1.8430e + 02 | 1.8439¢ 4 01 1.8440 1.8440e — 01
TABLE 1I
ERROR PER ITERATIONS
k £(1.0e — 01) E(1.0e — 02) £(1.0e — 03) £(1.0e — 04)
0 3.3361 3.3361e — 01 3.3361e — 02 3.3361e — 03
1 6.0610e — 01 4.6495e¢ — 03 4.6553e — 05 4.6580e — 07
2 3.1527e¢ — 02 2.2313e — 06 2.2363e — 10 2.4667e¢ — 12
3 2.0453e — 05 3.4355e¢ — 11 1.1435e — 12
4 2.377le — 11
V. NUMERICAL EXAMPLE TABLE III

In order to demonstrate the efficiency of the proposed algorithm,

NUMBER OF ITERATIONS

an illustrative example is provided. The system matrices are given as € Newton’s Method | Lyapunov iterations
follows: 1.0e — 01 1 9
1.0e — 02 3 5
o b _O-f 0 1.0¢ — 03 3 3
Ay = _8" _(1)" _(1)'“’ _(1)‘3 1.0¢ — 04 2 2
L —1.9 0 -0.5 —0.3
02 0 —08 0.2 7 005 007 100
Apy = -01 0 11 -0.1 By, = (') By = (') B3z = (')
0(.)2 g 1(.)1 0[.)4 0 0 0
07 0 =02 03] @ =0 = Qs =01 1
04 0 28 —02 Riy =Ry = Rss = 0.1 Rip = I3 = 0.2
A13 = 0 0 0 0 R'_)g =R21 =0.3 R31 = R32 =0.1.
L 09 0 1.7 0.2 ]
ro.2 0 0.1 0.3 7 Table I shows the values of & for various values of =. Since the con-
—11 0 —=1.6 -=0.1 vergence criteria (19) of Newton’s method is satisfied for ¢ = 1.0e —
Az = 0 0 0 0 07, the asymptotic structure of the solutions with uniqueness, positive
14 0 13 —03 semidefiniteness and quadratic convergence is attained for any < value
- 0.2 1 1.6 _“0. 5 thtat i§ smallér than ¢ = 1..06 - 07: ;t should be noteq that convergence
19 —18 13 —01 criteria (19) is a conservative condition. Hence, even if such a condition
Agp = ) ’ ' ’ is not satisfied, a required solution that attains quadratic convergence
0 0 0 1 might exist. In fact, the existence of a unique convergence solution for
L—3.1 0 =05 03 some parameter will be verified later.
(06 0 04 02 In order to verify the exactitude of the solution, the remainder per it-
Agy = -1 0 14 -04 eration is computed for several values of = by substituting Pl-(f into
- 0O 0 O 0 CARE (8). Table II shows the errors (=) per iteration for various
0.1 0 0.2 =02 values of =, where £(2) := Y°_, 117 (P, P, PSEY||. 1t should
r—0.2 0 0.8 0 be noted that when ¢ = 1.0e — 01, algorithm (11a) converges to the
—06 0 —1.0 0.9 exact solution with an accuracy of £(z) < 1.0e — 10 after four iter-
As = 0 0 0 0 ations. Hence, it can be observed from Table II that algorithm (11a)
12 0 04 —01 attains quadratic convergence.
- 01 0 02 0 The required iterations of the proposed algorithm (11a) versus the
) ” Lyapunov iterations [6], [7] are presented in Table III. It can be ob-
Agzs = —-1.1 0 1.7 =01 served from Table III that as compared with the Lyapunov iterations,
0 0 0 0 the proposed algorithm (11a) succeeds in reducing the number of it-
L-0.7 0 06 -0.1 erations for different values of <. In particular, for a large < value, the
[—0.1 1 -1.2 -03 required iterations are small. Hence, the resulting algorithm in this note
Ao -05 -0.2 07 -13 is very attractive for a sufficiently small €.
3 0 0 0 1 Table IV presents the results of the CPU time with regard to the com-
| —0.3 0 —0.2 —0.7 parison between the new method and Lyapunov iterations [6], [7]. The
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TABLE IV
CPU TIME [SEC]
€ Newton’s Method | Lyapunov iterations
1.0e — 01 3.0450e — 01 8.0100e — 02
1.0e — 02 1.2320e — 01 4.8100e — 02
1.0e — 03 1.0320e — 01 3.1000e — 02
1.0e — 04 5.3100e — 02 2.4000e — 02

CPU time represents the average based on the computations of ten runs.
The CPU time is the total time that has been used for all the iterations.
In other words, it should be noted that the CPU time used for the de-
coupling algorithm is included in the total CPU time used in Newton’s
method. It can be observed from Table IV that as compared to the Lya-
punov iterations [6], [7], the iterative algorithm (11) requires consid-
erably more CPU time. This is because the computation of algorithm
(21) involves many procedures. However, it should be noted that the
proposed algorithm is useful because the positive semidefiniteness and
uniqueness of the proposed algorithm can be guaranteed, whereas those
of the Lyapunov iterations cannot be guaranteed.

From the viewpoint of this example, it should be noted that when the
fixed-point algorithm is applied, even if the number of subsystems is
greater than four, the computing workspace required for the strategies
is the same as the dimension of the subsystems. In other words, even if
the large-scale systems (1) are composed of NV four-dimensional sub-
systems, the required workspace is four.

VI. CONCLUSION

In this note, Nash games for large-scale systems that are connected
by = have been studied. A new algorithm that combines Newton’s
method and fixed point iterations for solving the large-scale CAREs
has been proposed. It should be noted that the proposed design method
is rather different from the existing methods such as the recursive
approach [11] and the Lyapunov iterations [6], [7]. As a result, the
convergence rate has been dramatically improved because the pro-
posed algorithm attains quadratic convergence. Another important
feature is that the asymptotic structure with uniqueness and positive
semidefiniteness has been proved by using the Newton—Kantorovich
theorem. Moreover, the convergence criteria of Newton’s method has
been derived for the first time.

Finally, by using the new decoupling algorithm, a solution can be
obtained by solving the independent ALE. Moreover, when the fixed-
point algorithm [6], [7] is applied, the required workspace is the same
as the dimension of each subsystem. Thus, the proposed algorithm is
expected to be very useful and reliable for a sufficiently small .

It should be noted that there are no results for a large <. In partic-
ular, for a large =, a unique equilibrium will not exist. Therefore, it is
impossible to verify that even if the proposed algorithm converges to
a solution, more than one solution exists. The principal result of this
note is that for a given a priori number ¢ ", the game will have a unique
equilibrium for all = values smaller than this number. These problems
and their extensions will be addressed in future investigations.

The author would like to thank the anonymous reviewers for their
constructive and insightful comments, which greatly improved this
note.
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